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Abstract

This research investigates the use of machine learning algorithms for early detection of diabetes. Due to its global prevalence and
significant impact on health, timely identification of diabetes is crucial for effective treatment. In this study, machine learning
models including Gradient Boosting Machines, Extreme Gradient Boosting, Light gradient-boosting machine, Categorical
Boosting, k-Nearest Neighbors, Random Forest, Ridge Classifier, Logistic Regression, Gaussian Naive Bayes, and Decision Tree
are utilized to assess their capabilities in diabetes diagnosis. The primary aim is to train these models to distinguish between
individuals with diabetes and those without, using relevant features from the dataset. Since the classes in the dataset are
imbalanced, the SMOTE technique is applied to improve model performance. Categorical Boosting achieved the highest
accuracy rate of 90.05%, making it the most successful model. By systematically evaluating the performance of these prominent
machine learning models, valuable insights can be gathered regarding their ability to recognize complex patterns indicative of
diabetes. As a result, healthcare professionals and researchers can leverage this newfound understanding to develop more
accurate and effective diagnostic tools, enabling early intervention and subsequently improving the overall quality of life for
individuals affected by diabetes.

© 2023 DPU All rights reserved.

Keywords: diabetes; machine learning; ensemble learning; boosting; bagging; catboost; xgboost; lightgbm.

* Corresponding author: naciye.arslan@dpu.edu.tr, Tel: +90 274 443 43 34
1


mailto:naciye.arslan@dpu.edu.tr

Arslan N. N. and Ozdemir D. (2024), Journal of Scientific Reports-C, 6, 1-11
1. Introduction

Diabetes is a chronic disease characterized by high blood glucose (sugar) levels. Glucose is a vital energy source
for the body's cells, but it requires insulin, a hormone produced by the pancreas, to enter the cells. In people with
diabetes, their body either does not produce enough insulin or cannot use it effectively, resulting in elevated blood
glucose levels [1]. There are two main types of diabetes: Type | and Type Il diabetes. Type | diabetes usually begins
in childhood and adolescence. Patients must inject insulin externally. Type Il diabetes occurs with advancing age. In
the initial stages, it can be controlled with diet and exercise, but in advanced cases, medication or insulin injection
may be required [2]. The cause of diabetes is not fully understood. However, there are several reasons of diabetes,
including a person's lifestyle and genetics.

Diabetes necessitates constant medical care to lower the risk of several health concerns, including neuropathy,
kidney failure, cardiovascular issues, and vision impairment [3]. Early identification and treatment are essential to
avoiding the disease's secondary complications as well as any long-term effects.

Research has focused on using various classification techniques for diabetes prediction [5]. These studies aim to
develop accurate and reliable models for early diagnosis and intervention. Xie et al. attempted to create risk
prognosis models for Type 2 diabetes by applying the Synthetic Minority Oversampling Technique (SMOTE) to
eliminate class imbalance in the BRFSS 2014 (Behavioral Risk Factor Surveillance System) dataset. With 82.4%
accuracy, their results showed that the neural network offered the best overall accuracy rate among all models [5].
Wei and colleagues conducted a comprehensive analysis of diabetes detection approaches using the Pima Indian
dataset, focusing on Deep Neural Networks and support Vector Machines (SVM) [6]. In another study, Yahyaoui et
al. used the Pima Indian dataset to examine the performance of SVM, Random Forest (RF), and Convolutional
Neural Network models for diabetes prediction. They found that RF was the most effective model, with an accuracy
rate of 83.67% [7].

Our research seeks to obtain high accuracy rates, thoroughly evaluate different machine learning approaches for
diabetes diagnosis, and assess the BRFSS 2015 dataset utilized for diabetes diagnosis. The aim is to identify which
techniques are most suited for obtaining the most accurate and reliable outcomes in the diagnosis and prognosis of
diabetes by contrasting the performance of different methods.

The introduction comprehensively introduced the overall objectives and methodology of the research. The
following section provided information about the dataset used for diabetes diagnosis and discussed data
preprocessing techniques in detail. Additionally, it explained machine learning models used for classification.
Section 3 presented the experimental results of the machine learning models used in diabetes classification. The 4th
and final section presented a summary of the findings, general conclusions, contributions of the study, and
recommendations for future research.

2. Material and methods
2.1. Dataset

In this study, the data set named "Diabetes Health Indicators Data Set" obtained from Kaggle was used [8]. The
dataset was derived from the BRFSS-2015 results, one of the most widespread and comprehensive public health
surveys in the United States. Three CSV data sets were produced for diabetes prediction from BRFSS-2015 survey
data. The dataset we use consists of 253,680 survey responses. The data set we use includes a total of 22 features
such as diabetes status, high blood pressure, cholesterol, physical activity, smoking habit, gender, age, education
level, income level, general health and mental health status. These features and their properties are shown in Figure
1. Investigating the importance of these features in diabetes prediction directly affects model performance.



Diabetes_binary; Indicates
whether the respondent has
diabetes (0: No, 1: Yes).

Smoker: Indicates whether the

respondent has smoked at least

100 cigarettes in their entire life
(0: No, 1: Yes).

Veggies: Indicates whether the
respondent consumes vegetables
1 or more times per day (0: No, 1:

Yes).

MentHIth: Indicates the number
of days during the past 30 days
when the respondent's mental
health was not good (Do 30).
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HighBP: Indicates if adults have
been informed by a healthcare
professional about having high
blood pressure (0: No, 1: Yes).

Stroke: Indicates if the
respondent has ever been told by
a healthcare professional that
they had a stroke (0: Mo, 1 Yes).

HvyAlcoholConsump: Indicates
heavy drinkers, defined as aduft
men having more than 14 drinks
per week and adult women
having more than 7 drinks per
week (0: No, 1 Yes).

PhysHith: Indicates the number
of days during the past 30 days
when the respondent's physical
health was not good (0to 30).

HighChol: Indicates if the
respondent has ever been
informed by a healthcare
professional that their blood
cholesterol is high (0: No, 1: Yes).

HeartDiseaseorAttack: Indicates
whether the respondent has ever

reported having coronary heart
disease (CHD) or myocardial
infarction (MI) (0: No, 1: Yes).

AnyHealthcare: Indicates
whether the respondent has any
kind of health care coverage,
including health insurance,

prepaid plans, or
plans {0: No, 1:

DiffWalk: Indicates if the
respondent has serious difficulty
walking or climbing stairs (0: No,

1)

CholCheck: Indicates if the
respondent had a cholesterol
check within the past five years
(0: No, 1: Yes).

PhysActivity: Indicates if the
respondent reported doing
physical activity or exercise
during the past 30 days other
than their regular job (0: No, 1:
Yes).

NoDocbeCost: Indicates if there

was a time in the past 12 months

when the respondent needed to

see a doctor but could not due to
cost {0: No, 1: Yes).

Sex: Indicates the pender of the
respondent (0: Female, 1: Male).

BMI: Body Mass Index (BMI).

Fruits: Indicates whether the
respondent consumes fruit 1 or
more times per day (0: No, 1:
Yes).

GenHith: Indicates the
respondent's general health
rating on a scale of 1to 5.

Age: Represents a fourteen-level
ape category (1 to 14).

Income: Represents the annual
househald income from all
sources, coded from 1 to 8. If the
respondent refuses at any
income level, it is coded as
"Refused.”

Education: Indicates the highest
grade or year of school the
respondent completed (1 to ).

Fig. 1. Dataset features.

The pie chart presented in Figure 2 points to the class imbalance problem in the data set we used. The majority of
the data set consists of the "no diabetes™ class with a rate of 84.71%, while 15.29% consists of the "diabetes" class.
This class imbalance problem directly affects the performance of models to be used in diabetes prediction.
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Diabetes Percentage

No Diabetes

84.71%

15.29%

Diabetes

Fig. 2. Distributions between classes.
2.2. Data preprocessing

The presence of duplicate observations in the data was checked and removed. Duplicate observations refer to
instances that have identical values across all columns. Removing duplicate observations is performed to prevent
bias and ensure accurate data representation [9].

Fig. 3 displays a graph illustrating the correlation between the Diabetes feature and other attributes. Correlation is
a statistical measure that quantifies the strength and direction of the relationship between two variables. Values close
to O indicate a weak or nearly nonexistent correlation between the two variables. A value of O signifies no
relationship between the two variables. As values move from 0 towards a positive value, they represent a positive
relationship (an increase in one variable corresponds to an increase in the other). On the other hand, values moving
away from 0 towards -1 indicate a negative relationship (an increase in one variable corresponds to a decrease in the
other) [10]. In line with this, features with correlations close to zero were removed from the dataset to improve
performance and reduce processing costs. Expressly, nine features named 'AnyHealthcare," 'Sex," 'Smoker,'
‘NoDocbcCost," ‘CholCheck," 'MentHIth," 'Fruits," "Veggies,' and 'HvyAlcoholConsump' were excluded from the
dataset.
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Correlation with Diabetes

0_2, II . I| .
Il II Inm “ II “ “ [
0.0 4
[ | II II

HighBP
HighChol -
CholCheck
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PhysActivity
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AnyHealthcare {
NoDocbcCost
GenHlIth 4
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PhysHIth
Diffwalk 4

sex
Age |
Education
Income 4

HeartDiseaseorAttack
HvyAlcoholConsump -

Fig. 3. Correlation with diabetes.

Due to the imbalanced distribution of the dataset, the SMOTE technique was applied. The primary objective of
SMOTE is to balance the dataset by oversampling the minority class, thereby enhancing the performance of
machine learning models [11].

The following are the SMOTE technique's application stages:

« The k-nearest neighbors are chosen for every instance of the minority class. We selected k = 5 neighbors for our
study, and we used the Euclidean distance or another similarity metric to find these neighbors.

* A neighbor is chosen at random from the list of k-nearest neighbors for each minority sample. The delta, or
difference, between the selected neighbor and the original sample, is then computed.

* A new synthetic sample is created by randomly selecting a multiplier between 0 and 1, based on the delta value, to
determine the size of the difference between the original sample and the chosen neighbor.

* Finally, the first minority class is expanded to include the new synthetic sample.

By increasing the amount of minority class samples using this technique, our study intended to remove class
imbalance in the data set. The dataset was divided into 80% for training and 20% for testing after SMOTE was used.
The purpose of these preprocessing procedures was to guarantee data quality and get the data ready for modeling
activities.

2.3. Machine learning models

Building a model with several learners as opposed to only one is known as ensemble learning [12]. Ensemble
learning methods are machine learning approaches that include bagging and boosting. By combining several weak

5
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learners, these techniques provide a prediction or classification model that is more reliable. Although they employ
different strategies, both techniques seek to increase model performance. Bagging is short for "bootstrap
aggregation.” The Bagging technique first creates multiple subsets from the original dataset. A weak learner model
is built for each of these subsets. The models make predictions or classifications independently of each other [13]. In
other words, the models work in parallel to each other. The final prediction result is obtained by averaging the
predictions of each model. The most popular machine learning technique used in Bagging is Random Forest. These
methods are used to enhance model performance while handling the characteristics and complexity of the dataset,
demonstrating the power of Ensemble Learning.

Boosting, on the other hand, works by sequentially training weak learners and weighting each learner based on
the errors of previous learners [14]. Initially, a subset is created from the original dataset, and a base model is built
on this subset. Initially, all data points are given equal weights. Errors are calculated, and more weight is assigned to
incorrect predictions. Another model is then built, and this model attempts to correct the errors from the previous
model. This involves a sequential process [15]. The final model is a weighted average of all the models. Examples
of boosting algorithms include GBM (Gradient Boosting Machines), XGBoost (Extreme Gradient Boosting),
LightGBM (Light Gradient Boosting Machine), and CatBoost (Categorical Boosting). XGBoost is known for its
faster and more scalable structure, which is especially effective in handling large datasets. LightGBM is recognized
for its high efficiency and low memory usage, providing advantages in handling large datasets and low-memory
systems. CatBoost stands out with its ability to handle categorical variables automatically. LightGBM adopts a leaf-
wise growth strategy, requiring fewer steps but more computational power. On the other hand, both XGBoost and
CatBoost adopt a level-wise growth strategy, requiring more steps but needing less computational power. In Fig. 4,
the difference between bagging and boosting is visualized [15].

Bagging Boosting

. .
. L

- .
—_ .

. . ®

. .
. .
.

Independent weak learner training Iterative weak learner training

Fig. 4. Bagging vs. Boosting [15].

In this study, predictions were made on Diabetes using ten state-of-art and traditional machine learning
models (GBM, XGBoost, LightGBM, CatBoost, Random Forest, Decision Tree, K Nearest Neighbor, Logistic
Regression, Gaussian Naive Bayes, and Ridge Classifier), and the performances of these models were compared.
Fig. 5 summarizes the study.
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Diabetes Dataset Preprocessing ML Models Performance Comparisons

|- gk~ (=0 -

Fig. 5. Workflow of the study.

The ML algorithms used in our study are as follows:

Logistic Regression: Logistic regression is a statistical modeling technique used to predict the probability of a
dependent variable. It was first introduced by David Cox in 1958 [16].

Gaussian Naive Bayes: Naive Bayes is a probability-based classification algorithm based on Bayes' theorem. The
basic Naive Bayes algorithm became popular in the 1950s and later gained popularity for classification problems
[17].

Decision Trees: Decision trees are a modeling technique based on tree structures for classifying data or solving
regression problems. The foundation of decision trees dates back to the late 1960s [18].

K Nearest Neighbor (KNN): KNN, is a simple and effective algorithm used for classification and regression
problems by examining the K nearest neighbors of a data point [19].

Ridge Classifier: The Ridge classifier is an extension of ridge regression and addresses classification problems
[20].

Random Forests: Random Forests were introduced by Leo Breiman in a paper titled "Random Forests" in 2001.
Random Forests are an algorithm that addresses complex classification problems by combining multiple decision
trees [21].

Gradient Boosting Machines: Gradient boosting methods were developed in the late 1990s and gained popularity.
They primarily combine weak learners to create a robust model [22].

XGBoost: XGBoost was introduced by Chen and Guestrin in 2014. XGBoost is a fast and effective gradient-
boosting framework [23].

LightGBM: LightGBM, introduced by Microsoft in 2016, is a machine-learning library that provides fast and
distributed gradient boosting for large datasets [24].

CatBoost: CatBoost, introduced by Yandex in 2017, is a gradient-boosting library that directly handles
categorical variables and reduces overfitting [25].

Machine learning algorithms such as GBM, XGBoost, LightGBM, CatBoost, Random Forest, Decision Tree, K
Nearest Neighbor, Logistic Regression, Gaussian Naive Bayes, and Ridge Classifier represent various learning
methods with different features and use case scenarios. Ensemble methods like GBM, XGBoost, LightGBM,
CatBoost, and Random Forest create more robust and generalizable models by combining weak models. However,
the critical differences among these algorithms emerge in terms of speed, scalability, categorical variable handling
capabilities, and growth strategies. Decision Tree can classify or regress a dataset by creating a decision tree. K
Nearest Neighbor performs classification or Regression based on the similarities of data points. Logistic Regression
is used for binary classification problems, while Gaussian Naive Bayes is a probability-based classification
algorithm. Ridge Classifier, on the other hand, is a linear classifier that stands out, especially with regularization.
During our study, we experimented with and compared the performance of these ten different machine-learning
models for predicting diabetes.
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3. Experimental results

We conducted the experiments in two stages. Initially, we trained and tested the models on the dataset without
applying the SMOTE technique. Subsequently, to enhance model performance, we applied the SMOTE technique
and compared the accuracy rates of the models. We have presented both scenarios in Table 1. According to this
table, we observed an improvement in the models' performance after applying SMOTE. In the comparisons
conducted without SMOTE, the highest performance was achieved by the LightGBM model. However, when
SMOTE was applied, the model with the highest performance had an accuracy rate of 0.9005, attributed to the

CatBoost model.

Table 1. Performance comparisons of models.

Model without SMOTE Accuracy Score Model with SMOTE Accuracy Score
LightGBM 0.8518 CatBoost 0.9005
GBM 0.8510 XGBoost 0.8999
XGBoost 0.8504 RF 0.8963
CatBoost 0.8502 LightGBM 0.8935
LR 0.8482 DT 0.8629
RC 0.8481 GBM 0.8610
RF 0.8318 KNN 0.8232
KNN 0.8314 LR 0.7351
DT 0.7947 RC 0.7342
GNB 0.7815 GNB 0.6959

In Fig. 6, the models' training times and accuracy rates are displayed graphically. According to this graph, when
looking at the models trained and tested without applying SMOTE, the highest accuracy rate belongs to the
LightGBM model, and the training speed of this model is higher than most of the other models. On the other hand,
CatBoost has the highest accuracy rate for the models trained with SMOTE, but its training time is slower than the

other models.
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Fig. 6. Comparison of models' performance and training time.

The AUC (Area under the ROC Curve) — ROC (receiver operating characteristic curve) graph of the models
applied to SMOTE is presented in Fig. 7. The AUC-ROC curve visualizes the sensitivity (true positive rate) and
specificity (true negative rate) of the classification model against different threshold values.
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4. Conclusions

This study evaluated and compared the performance of 10 different machine learning models, including state-of-
art models, to identify diabetes. Without applying the SMOTE technique to the dataset, the model that demonstrated
the highest performance achieved an accuracy of 85.18%, attributed to the LightGBM model. Furthermore, it was
noted that this model's training time was shorter than most of the other models. Due to the imbalanced nature of the
dataset and the aim to enhance performance, applying the SMOTE technique to the data resulted in the CatBoost
algorithm attaining the highest accuracy rate of 90.05%.

This comparative analysis of machine learning models provides valuable insights for selecting the most suitable
model for addressing classification problems. Nevertheless, certain limitations and opportunities for future research
should be acknowledged. Firstly, hyperparameter tuning and model optimization could enhance results. Expanding
the dataset with more extensive and diverse sampling may improve the model's generalization capabilities.
Collaborating with healthcare professionals and diabetes experts to interpret and validate features and outcomes
from a clinical perspective is crucial. This interdisciplinary approach can unlock the potential of machine learning
models to deliver real value in clinical applications.

In conclusion, this study successfully demonstrated the efficacy of machine learning models in diabetes
identification. Future research endeavors should explore advanced methodologies and foster collaborations to
achieve superior performance and increased applicability in clinical settings.
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Oz

Bu ¢alisma, kompakt-olmayan 4-manifold {izerindeki tim C? Lorentz metriklerinin kiimesini ele almaktadir. Bu metrikler,
manifoldun fiziksel uzay-zaman yapisini tanimlayan 6nemli 6gelerdir. Manifold iizerindeki Lorentz metriklerinin kiimesi,
Whitney C? topolojisi ile verilmistir. Bu topoloji, manifoldun {izerinde tamimlanan vektdr alanlari arasindaki kesitlerin
topolojisini tanimlar. Bu tanim, Lorentz metriklerinin manifoldun topolojik 6zelliklerini yansittigini ve analiz etmek istedigimiz
uzay-zaman yapisinin dogru bir gercevesini sagladigimi gosterir. Ozellikle space-like manifoldlarin global 6zelliklerini ve tekillik
teoremlerini tartigmak i¢in 6nemli bir temel olusturur. Space-like manifoldlar, uzay-zamanin fiziksel 6zelliklerini tanimlayan ve
genel gorelilik teorisinde 6nemli bir rol oynayan yapilar arasindadir. Bu ¢alisma, bu manifoldlarin genel 6zelliklerini incelemek
ve tekillik teoremlerini daha derinlemesine anlamak igin dogru bir cergeve sunar. Sonu¢ olarak, Robertson-Walker biiyiik
patlamasin1 Lorentz metrikleri ile ele alan agiklamalar sunulmaktadir. Bu agiklamalar, metrik tensoriin yeterince kiigiik, sonlu C?
pertiirbasyonlart altinda kararli olduklarini gostermektedir. Bunlar bilyiik patlamanin evrenin genel davranisini nasil etkiledigini
ve tekilliklerin nasil olugtugunu anlamak i¢in 6nemli bir adimdir. Lorentz metrik uzaylarinda yapilan analizler ve sonuglar uzay-
zaman yapisinin daha iyi anlagilmasina katkida bulunur.
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1. Giris

Lorentz metrikleri, 6zel gorelilik teorisinde uzay-zamanin geometrisini tanimlamak i¢in kullanilan matematiksel
yapilar ve araglardir. Uzay-zamanin dort boyutlu bir manifold oldugu diisiiniildiigiinde, Lorentz metrikleri bu
manifold iizerindeki her noktada metrik tensor olarak tanimlanir. Bu metrik tensor, uzay-zamanin her noktasinda
metrik olgiilerini, zaman ve uzayin nasil birbirine baglandigini agiklayan bir matematiksel ifade sunar. Lorentz
metriklerinin uzayinda, zaman ve uzay boyutlar1 arasindaki iligki, 6zel gorelilikte dngoriilen 151k hizinin sabitligi
prensibine dayanir.

Bu metrikler, genellikle zamana bagli olan uzayda bir zaman benzeri boyut ve ii¢ uzaysal boyut icerir. Bu
sekilde, Lorentz metrikleri, 6zel gorelilik teorisinin temel prensiplerini ve zaman ile uzayin nasil birlestigini
aciklayarak, gorelilik teorisindeki olaylar1 matematiksel olarak modellemek icin kullanilir. Lorentz metriklerinin
uzayinda, onemli kavramlardan biri de spacelike, timelike ve lightlike gibi farkli hiper ylizeylerdir. Bu
hiperyiizeyler, uzay-zamanm farkli boélgelerini ve olaylar1 aywran farkli &zellikleri temsil eder. Spacelike
hiperyiizeyler, uzaydaki noktalarin zaman benzeri vektorlerle ayrilamayacagi bolgeleri ifade ederken, timelike
hiperylizeyler zamanin gectigi bolgeleri temsil eder. Lightlike hiperyiizeyler ise 1s18in hareket ettigi bolgeleri
gosterir. Lorentz metriklerinin uzayinda, farkli geometrik yapilar ve tensorler kullanilarak uzay-zamanin 6zellikleri
matematiksel olarak analiz edilir. Bu analizler, 6zel gorelilik teorisinin temel prensiplerini ve fiziksel olaylar
anlamak i¢in 6nemli bir ara¢ saglar. Bu makalede, Lorentz metriklerinin uzayinda kullanilan kavramlari, tensorleri
ve geometrik yapilar1 detayli bir sekilde ele alinarak ve uzay-zamanda yasanan olaylarin matematiksel olarak nasil
tanimlanabilecegi incelenmistir. Ayrica, spacelike, timelike ve lightlike hiperyiizeylerin 6nemini ve uzay-zamandaki
olaylar1 nasil etkiledigi aciklanmistir. Lorentz metrik uzayinda yapilan ¢alismalar, modern fizik ve gorelilik teorisi
acisindan biiyiik bir 6neme sahiptir ve bu alanlardaki arastirmalarin temelini olusturur [1-5].

2. Temel kavramlar

Bu boliimde, Whitney haritalama topolojileri, jet demetlerinin incelenmesi ve gerekli matematiksel mekanizma
tanitilmistir. Whitney haritalama topolojileri, diizgiin fonksiyonlarin ve vektdér alanlariin topolojik &zelliklerini
tagtyan bir yapidir. Bu topolojiler, siirekli doniisiimlerin ve diferensiyel operatdrlerin analizini kolaylastirir. Whitney
topolojileri, diizgiin fonksiyonlar ve vektor alanlari arasindaki iliskiyi saglar. Ayni zamanda birbiriyle uyumlu
Lorentz metrikleri ve konformal yapilarla iliskilidir. Lorentz metrikleri, zaman-mekanin geometrik 6zelliklerini
tanimlamak i¢in kullanilan matematiksel yapilar olarak dnemlidir. Konformal yapilar ise, 6lgek degisimlerine karsi
invaryant olan geometrik yapilari ifade eder. Bu baglamda, Lorentz metrikleri ve konformal yapilar ile tutarli olan
Whitney topolojileri, bir Lorentz metrigini esdegerlik sinifina siirekli bir harita olarak gonderen haritalarin varligi
ifade eder. Boylece, Lorentz metriklerinin geometrik 6zelliklerini ve konformal yapilarin dlgek degisimine karst
invaryantligint koruyan topolojik bir yapi saglar. Whitney topolojileri, analiz ve geometri alanlarinda farkli
uygulamalara sahiptir ve bu alanlarda yapilan ¢aliymalarda dnemli bir rol oynamaktadir. Calisma boyunca biitiin
manifoldlar C Hausdorff ve para-kompakttir; Ayrica M, kompakt olmayan 4-boyutlu manifoldu ifade eder. S—M,
iki kovaryant simetrik tensorlerin vektor demeti ve L—M, ikinci dereceden demeti olsun. L'nin tiim C* béliimlerinin
kiimesi C*(L) ile gdsterilir; bu kiimenin herhangi bir elemanma C*Lorentz metrik denir, topolojilestirilmek istenilen
kiimedir. Bunu yapmadan once, gorelilik teorisinde ortaya g¢ikan ilging geometrik nesnelerin ¢ogunun, tamamen
spacetime konformal yapis1 tarafindan belirlendigi ifade edilmistir [6]. Ayrica S: S\ {0} elde edilen demeti gdsterir.

Bu problemin ¢6zlimil i¢in temel kavramlar agsagidaki sekilde acgiklanabilir;

1. ( biitiin manifoldlarin kompleks sayilar kiimesini temsil eder.
2. Hausdorff: Bir topolojik uzayin Hausdorff olmasi, her iki noktanin birbirinden ayrilabilmesi anlamina gelir.
Bu ozellik, uzayin ayrik ve net bir yapiya sahip oldugunu ifade eder.
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3. Para-kompakt: Bir topolojik uzaym para-kompakt olmasi, uzaym her noktasini igeren bir acik kiime
sistemiyle kaplanabilecegi anlamma gelir. Bu o6zellik, uzayin diizenli ve diizgiin bir sekilde
boliinebilecegini ifade eder.

4. M: Bu sembol, kompakt olmayan dort boyutlu bir manifoldu temsil eder. Manifold, lokal olarak gergek
sayilariin dort boyutlu bir uzayina benzer.

5. S—M: S'in M {izerindeki bir vektor demeti oldugunu ifade eder. Vektor demeti, her noktada bir vektor
uzayi bulunan bir yapidir.

6. L—M: L'in M iizerindeki ikinci dereceden bir demet oldugunu ifade eder. ikinci dereceden demet, her
noktada bir ikinci dereceden tensor uzay1 bulunan bir yapidir.

7. CYL): L'nin tiim C*bilesenlerinin bir kiimesini temsil eder. Bu kiimenin herhangi bir elemanina C“Lorentz
metrik denir.

8. Lorentz metrik: Lorentz metrigi, dort boyutlu bir manifold {izerinde tanimlanan bir metrik tensordiir. Bu
metrik, 6zel gorelilik teorisinde uzay-zamanin geometrisini agiklamak i¢in kullanilir.

9. Gorelilik teorisinde ortaya ¢ikan geometrik nesnelerin ¢ogunun, tamamen space-time konformal yapisi
tarafindan belirlendigi belirtilir. Bu ifade, gorelilik teorisindeki ilging geometrik nesnelerin ¢ogunun, space-
time konformal yapisi tarafindan tamamen belirlendigini vurgular.

10. Konformal yapilar kiimesi de topolojilestirilebilirse islemler kolaylasacaktir. Bu ifade, konformal yapilar
kiimesinin topolojik olarak tanimlanabilecegi ve bunun islem kolayligi saglayacagini gosterir.

11. S\{0} ile elde edilen demet S ile belirtilir.

12. Dokuz kiireye gore difeomorfik olan bir Q demeti iizerine $'nin bir t geri ¢ekilmesinin varligimi ifade eder.

Bu denklemler, temel kavramlari ve terminolojiyi agiklamak igin kullanilan ifadeleri temsil etmektedir. Bu
aciklamalar, genel anlamda problemin baglamini ve kavramsal temellerini anlamak i¢in yardimci olmaktadir. L —
M, jet demeti asagidaki sekilde tanimlanir:

L={(X,V)|XxXEM,veTM}. Q)

g: Lorentz metrigi M kiimesinde g: M — Rax4 sekilde tanimlanir.

U(g): Uyumlu déniisiimler kiimesi ¢p: M — M olacak sekilde tanimlanan haritalar kiimesi olarak ifade edilir:

P*(@) =g

T(g): Uyumlu topolojiler kiimesi, g metrigiyle uyumlu yapilar1 igeren M {izerindeki uyumlu topolojiler kiimesi
olarak ifade edilir.

Bu denklemler kullanilarak Lorentz metrikleri, uyumlu yapilar ve topolojiler arasindaki iligki belirlenebilir ve bu
iligkiyle ilgili denklemler ve problemler ¢oziilebilir [7]. Bu sonuglar1 elde etmek ve denklemle ilgili 6zellikleri
anlamak i¢in demet teorisi, topoloji ve matematiksel analiz teknikleri kullanilabilir.

Uzay-zaman baglaminda, bahsedilen denklemler 15181 davranisi, uzay zaman egriligi ve uzay zaman metrikleri
ile topoloji arasindaki iligki gibi uzay zaman geometrisinin ¢esitli yonlerini incelemek ve analiz etmek igin
kullanilabilir [8]. Iste bu denklemlerin uzay-zaman alaninda nasil uygulanabilecegine dair baz1 drnekler:

1. Egrilik ve Geometri: g metrigi, uzay-zaman egriligini tanimlamak i¢in kullanilabilir. Metrik tensoriin
bilesenlerini analiz ederek, uzay-zamandaki farkli noktalardaki egriligi belirlenebilir. Uzay-zaman
manifoldunun geometrisi anlasilir hale getirilebilir.

2. Lorentz Déniigiimleri: U(g) kiimesi, uzay-zamanda tutarli doéniigiimlerin grubunu temsil eder. Lorentz
dontigiimleri, 6zel gorelilikte onemli bir rol oynar, Ol¢limlerin ve gozlemlerin farkli referans cergeveleri
altinda nasil degistigini tamimlar. Lorentz doniigiimlerinin 6zelliklerini incelenerek, uzay-zaman simetrileri
ve degismezlik prensipleri anlagilir hale getirilebilir.

3. Topoloji ve Tutarli Yapilar: T(g) kiimesi, verilen g metrigi ile uyumlu uzay-zamandaki tutarli topolojileri
temsil eder. Bu, baglantililik, sikilasma ve karmasik dongiilerin veya deliklerin varlig1 gibi farkl topolojik
Ozelliklerin uzay zamanda kesfedilmesine olanak saglar. Uzay-zamanin topolojisini anlamak, fiziksel
olgularin kiiresel 6zelliklerini ve davranislarini incelemek agisindan énemlidir.

4. Fiziksel Denklemler: Jetlerin, metriklerin ve tutarli yapilarin kavramlarini birlestirerek, madde ve alanlarin
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davranisini kontrol eden fiziksel denklemler tiiretilebilir ve ¢oziilebilir. Bu denklemler, genel gorelilikteki
Einstein alan denklemleri gibi, uzay-zamanin egriligini madde ve enerjinin dagilimiyla iligkilendirir.
Dokuz kiireye gore difeomorfik olan bir Q demeti iizerine S 'nin bir z geri gekilmesi var ise yerel koordinatlarda
(U, Sap) = (U, Sgp/S) ile verilir [9-10], burada a < b ve

S = Cmen(Smn))H? | 2)
Uzay-zaman baglaminda, t(u', Sy;) = (u', Sup/S) denklemi, uzay-zaman manifoldundaki vektorler ve tensorler
arasinda bir doniisiimii veya islemi temsil etmek i¢in kullanilir. Uzay-zaman baglaminda olasi bir uygulama
sOyledir:

u': Dort-boyutlu uzay-zamanda bir nesnenin hizim tanimlayan dort hiz vektoriinii temsil eder.

Sap: a Ve b indisleriyle gosterilen bir tensorii temsil eder. Uzay-zamanda, tensorler genellikle enerji-
momentum tensoril veya egrilik tensorii gibi fiziksel nicelikleri tanimlamak i¢in kullanilir.

S : Bir skaler degeri temsil eder. Verilen denklemde, bir normalizasyon faktorii olarak islev goriir. Skaler

S, tensér S, 'In bilesenlerinin karelerinin toplaminin karekokii olarak hesaplanabilir. Bu hesaplama,
tensoriin genel biiylikliiglini veya boyutunu belirlemeye yardimer olur. Tensor Sg;,'n her bir bilesenini

skaler S ile boldiigiimiizde, denklem bir normalizasyon veya olgeklendirme islemi gergeklestirir. Bu
normalizasyon, farkli biiyiikliiklere sahip tensorleri karsilastirmak veya uzay-zaman hesaplamalarinda
tutarli 6lgeklendirme saglamak gibi ¢esitli amaclar i¢in kullanighdir.

JYM,E)—MxE, jet demeti JX(M,E)den goriintii uzayr MxE'ye bir eslemeyi temsil eder. Zaman-mekin
baglaminda bu denklem su sekilde ifade edilebilir: M, zaman-mekanin temel demetini temsil eder ve zaman-
mekanin geometrik yapisini tanmimlar. E, demet i¢indeki her nokta ile iligkilendirilebilen bir vektdr uzaymi veya
fiziksel bir alan1 temsil eder. Ayrica E'de deger alan fonksiyonlarm tiirevlerini i¢eren bir matematiksel kavramdir.
Zaman-mekan alaninda, bu denklem, M'nin geometrik 6zellikleri ile E tarafindan temsil edilen ek yapilar veya
alanlar arasindaki iligkiyi incelemek i¢in kullanilabilir. Bu esleme analiz edilerek, zaman-mekanda fiziksel alanlarin
davranigini, kalibrasyon simetrilerini ve diger geometrik 6zelliklerini anlamak miimkiindiir.

UCSJX(E) ve j&(f)(M)CU, uzay-zaman ve jet demetleri olarak tanimlandiginda; U, jet demeti JX(E)'nin bir alt
kiimesini temsil eder. Burada JX(E), ek yap1 veya E ile iliskili K-jet demetini gosterir. U, belirli kosullar1 veya
kisitlamalar1 saglayan belirli unsurlari igeren bir jet demeti alt kiimesidir. Ote yandan, j¥(f)(M), M'de tanimlanan bir
f fonksiyonunun K-jet uzantisini temsil eder. Bu fonksiyonu ve onun K. mertebeye kadar olan tiirevleri hakkinda
bilgi icerir. jX(f)(M), jet demeti JX(E)'nin bir alt kiimesidir ve M'deki her noktanin K-jet degerlerine karsilik gelen
elemanlari igerir.

F¥HM) alt kiimesinin U alt kiimesi icinde oldugunu ifade eder. Bu durum, M'deki her noktanin K-jet
degerlerinin U tarafindan belirlenen kosullart sagladigini gosterir. Baska bir deyisle, jX(f)(M) elemanlari, U
tarafindan tanimlanan kosullarla sinirlidir. Bu denklem, uzay-zaman ve jet demetlerinin ¢aligmasinda fonksiyonlarin
ve tlirevlerinin davranisi iizerinde belirli 6zellikleri veya kisitlamalar1 belirtmek ig¢in yaygin olarak kullanilir.
Fiziksel alanlarin, kalibre simetrilerinin veya uzay-zaman manifoldlarinda tanimlanan diger matematiksel nesnelerin
davranigini tammlamak ve analiz etmeye yardimci olur. U, JX(E) ve jX(f)(M) 6geleri arasindaki iligkiyi géz oniinde
bulundurarak, uzay-zaman baglaminda incelenen sistemin yapisi ve 6zellikleri kavranilabilir [6].

3. Einstein denklemleri
Einstein denklemleri, genel gorelilik teorisinde uzay-zaman geometrisini agiklar ve uzay-zamanin enerji ve
madde igerigiyle iliskili oldugunu ifade eder. Bu boéliimde, Einstein denklemlerinin izol ¢6ziimleri olmadigi

belirtilmektedir. Yani, bu denklemleri tam olarak ¢dzmek ve analitik olarak kapali ¢éziimler bulmak miimkiin
degildir. Bunun yerine, genellikle sayisal veya yaklagimsal yontemler kullanilarak ¢oziimler elde edilir.
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Bir Lorentz metriginin 2-jetini Ricci tensoriiniin O—jetine esleyen, Ric: J2(L)—J°(S) ifadesi, Einstein
denklemlerine 6rnek temsil etmektedir. Einstein denklemleri, uzay-zamanin geometrisini tanimlayan metrik tensor
ve bu tensore bagli olan enerji ve madde dagilimini ifade eden enerji-momentum tensorii arasindaki iligkiyi agiklar.
Bu denklemler, genel gorelilik teorisi ¢er¢evesinde Einstein tarafindan formiile edilmektedir. Ornek olarak verilen
ifade, bir Lorentz metriginin 2-jetini Ricci tensoriiniin 0-jetine esleyen bir iliskiyi gostermektedir. Burada, J*(L)
Lorentz metriginin 2-jetini temsil ederken, J°(S) ise Ricci tensoriiniin O-jetini temsil etmektedir. Bu iligki, Lorentz
metrigi ve Ricci tensorii arasinda bir baglantidan yola ¢ikarak uzay-zamanin geometrisini ve enerji-momentum
dagilimini agiklamaya yardimei olmaktadir [6].

4. Uzay-zamanin global 6zelliklerinin kararhihig

Bu kisimda, uzay zaman manifoldlarinin belirli global 6zelliklerinin kararli oldugu ve genel gorelilik teorisiyle
uyumlu oldugu belirtilmektedir. Bu &zellikler, uzay-zamanmn evrimi ve davranist hakkinda bilgi saglamaktadir.
Ayrica teorik fizik, matematik ve kozmoloji alanlarinda calisan arastirmacilar arasinda ilgi goérmektedir. Burada
Robertson-Walker metriklerini kullanarak uzay-zamana ait metriklerin global o&zelliklerinin kararliligim
aciklanmaktadir. Robertson-Walker metrikleri, evrenin genisleme modelini tanimlayan kozmolojik metriklerdir. Bu
ifadeye gore, belirli bir Robertson-Walker metrigi kullanilarak, zaman (t), yarigap (r), egim agis1 () ve donme agist
(9) koordinatlarina bagl olarak evrenin genislemesini ve biiyiik dl¢ekli davranigini agiklamak miimkiindiir [11]. Bu

metrikler agagidaki formiille tanimlanir:
g(t, r, 0, @) = dt? - R(t)? (dr¥/(1-kr?) + r2d6? + sin?0d¢?). 3)

Bu metriklerin 6zellikleri ve davranigt hakkinda temel bilgilerin oldugu varsayilmaktadir. Belirli bir Robertson-
Walker metrigi, enerji-momentum tensoriiniin mitkemmel bir akigkan oldugu ve R(t) i¢in alan denklemlerinin
¢oziimlendigi varsayimiyla elde edilmektedir. Enerji-momentum tensorii, yogunluk (p) ve basing (p) gibi 6zelliklere
sahip olan bir akigkanin 6zelliklerini temsil eder. Bu ifade, Robertson-Walker metriklerinin kullanilarak elde edilen
belirli metriklerin, evrenin genislemesinin ve davramiginin belirli kosullar altinda nasil modellendigini ve
tanimlandigini agiklamaktadir. Bu metriklerin 6zellikleri ve alan denklemleri ¢oziildiigiinde elde edilen ¢oziimler,
evrenin biiyiik 6lgekli davranisinin stabilite ve kararlilik 6zelliklerini belirlemeye yardimer olur [11].

5. G -tekillikler

G-tekillikleri, Einstein denklemlerinin ¢éziimlerinde ortaya ¢ikan ve uzay-zaman egriligin sonsuz derecede
biiyilk oldugu veya fiziksel niceliklerin agir1 davranig sergiledigi bolgeleri gosteren noktalardir. Bu tekillikler
genellikle evrenin teorik tanmimi icinde istisnai veya anormal kosullari temsil eder. Lorentz metrikleri, G-
tekilliklerinin olusumunu ve davranisini analiz etmede c¢ok onemli bir rol oynar. Bu metrikler kullanilarak
tekilliklerin &zelliklerini ve karakteristikleri arastirilabilir ve temel fizige iliskin degerli bilgiler edinilebilir. G-
tekilliklerinin dogasini anlamak, asir1 kosullarda uzay-zamanin davranisi hakkinda temel ipuglar1 sagladiklar1 ve
mevcut fiziksel teorileri anlamamiza yardimci olur. G-tekilliklerinin incelenmesi, kara delikler, yercekimsel
¢okmeler ve evrenin ilk asamalar1 gibi biiyiileyici olaylar1 kesfetmemize olanak tanir. Lorentz metrikleri, bu
karmasik sistemleri tanimlamak ve analiz etmek igin gerekli matematiksel cergeveyi saglayarak, tekilliklerin
yakininda uzay-zamanin Ozelliklerinin incelemesine, ufuklarin dogasi, yergekimi dalgalari, madde ve enerjinin
davranis1 dahil olmak tizere iligkili fiziksel olaylarin arastirilmasina olanak tamir. G-tekilliklerini incelemesi ile elde
edilen sonuglar, geleneksel fizik yasalarimin iglemedigi bolgelerde evrenin davramigimi daha iyi agiklayabilen
teorilerin ve modellerin gelistirilmesine katkida bulunur [12-13].

16



0so0, A. ve Turan, M. (2024), Journal of Scientific Reports-C, 6, 12-18
6. Biiyiik patlamanin kararhhg:

Lorentz metrikleri, zamanin evrimini, uzaymn genislemesini ve Biiyiilk Patlama teorileri baglaminda evrenin ilk
asamalarinda meydana gelen dinamik siirecleri anlamak i¢in temel araglar olarak hizmet eder. Bu metrikler, uzay-
zaman geometrisinin matematiksel bir temsilini saglayarak, Biiyiik Patlama ile iliskili fiziksel olaylarin
anlasilmasina ve yorumlanmasina olanak tanir. Lorentz metrikleri kullanilarak Biiyiikk Patlamanin kararliligi
hakkinda fikir edinilebilir. Kararlilik, evrenin ilk anlarinin teorik taniminin tutarlilii ve saglamligt anlamina gelir.
Lorentz metrikleri tarafindan tanimlandig1 sekliyle uzay-zaman dinamiklerinin ve 6zelliklerinin Biiyiik Patlamadan
sonra evrenin olusumuna ve gelisimine nasil katkida bulundugunu incelenir. Biiyiikk Patlamanin kararliligini
incelemek, kozmik genislemenin davranisi, ilkel dalgalanmalarin evrimi, sisme siireglerinin varhigi ve kozmik
yapilarin olusumu gibi cesitli olaylarin arastirilmasint da icerir. Lorentz metrikleri, bu olaylar1 agiklamak icin
matematiksel bir dil saglar ve Biiyiik Patlamanin kararlilif1 tizerindeki etkilerin anlasilmasina zemin hazirlar. Biiyiik
Patlamanin kararliligt Lorentz metrikleri ve Robertson-Walker modeli cergevesinde kapsamli bir sekilde
incelenerek, erken evrenin temel dogasi ve evrimini sekillendiren siire¢ler hakkinda daha derin bir anlayis elde
edilmesine olanak verir. Bu ¢alismalar, kozmik yapilarin kdkenleri, madde ve enerjinin dagilimi ve evrenin genis
zaman araliklarindaki gelisimi hakkindaki bilgilerimizin artmasina katki saglar [14-15].

7. Sonug ve tartisma

Lorentz uzay: teorik fizik¢iler ve matematikgiler i¢in ¢alisilan kapsamli bir alandir. Bu alan 20. yiizyilda
Einstein’in 6zel ve genel gorelilik kuramlarinin kullanilmasiyla popiiler olmustur. Bu kapsamda Lorentz metrikleri,
Einstein denklemlerinde kullanildiginda, uzay-zamanin global ozelliklerinin kararliligi, G-Tekillikler ve ayrica
Biiyiikk Patlamanin kararliligt hakkinda oOnemli sonuglara ulagsmamizi saglar. Bu metrikler, uzay-zamanin
geometrisini ve i¢indeki maddenin davranigini anlamak ve evrenin genel dzelliklerini kesfetmek i¢in 6nemli bir
aragtir [16-19].
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Abstract

Today, fossil fuels that are not renewable are frequently used. Since their use has continued from past years, their reserves
have decreased and since they cannot be renewed, renewable and recyclable materials are needed. These renewable and
recyclable energy sources are frequently mentioned because they can be used over and over again or are ready for reuse after
being used. In this article, Lithium-ion (Li-ion) batteries, which can be recycled, and the recycling stages of these batteries
are mentioned since the authors of the article want to work in this field. Lithium-ion batteries (Li-ion) are a type of battery
that can be charged and used as an energy storage device. Li-ion batteries are actively used today. The anode material of Li-
ion batteries is usually graphite made of carbon. The cathode material is usually metal oxides. The electrolyte material is
usually lithium salt in an organic solvent. Lithium cobalt oxide (LCO), lithium iron phosphate (LFP), lithium manganite
(LMO), lithium nickel manganite cobalt oxide (NMC) are Li-ion battery types. Recycling of these types is carried out using
pyrometallurgy, hydrometallurgy and mechanical separation methods. In this period when recycling is increasing day by day,
this review article on Li-ion batteries is written to help readers in their studies and research.

© 2023DPUAllrightsreserved.
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1.Introduction

Energy is indispensable for human life. When we look at today, energy is used in many fields such as
health, education, industry. A disruption in energy that will occur also causes disruptions in our lives [1]. In
recent years, the focus on sustainable energy sources has been increasing [2]. Sustainable energy sources become
inefficient when they are not suitable for use. It is important to store sustainable energy resources in order to use
them continuously and efficiently. The storage of energy helps people at this point [3]. Efficient storage of the
obtained energy is possible with batteries. The closest battery to today's batteries was launched in 1969 as a
lithium sulfur dioxide (Li-S) battery [4]. Then, lithium-polycarbonate monofluoride batteries were available on
the market in 1973 and lithium-manganese oxide batteries by 1975 [5]. The modern Li-ion battery was sold by
Sony in 1991 [6]. As a result of various developments, Li-ion batteries have become what they are today.
Batteries store energy in short energy in the following way: They have two main components consisting of an
anode and a cathode. The oxidation reaction occurs at the anode part and the reduction reaction occurs at the
cathode part. There are electrode between the anode and the cathode that allow the transport of electrically
charged particles. Electrons transported in this way form an electric current [7]. They are widely used due to their
characteristics such as long cycle life, specific capacity, energy efficiency, and the ability to be produced
according to the area to be applied [8]. Batteries can be divided into groups such as nickel-metal hydride
batteries, Li-ion, decoupled redox flow batteries and lead acid batteries. As a result of the acceleration of
technology in recent years, Li-ion batteries have become more prominent [9]. Li-ion batteries are available in 4
different types Decoupled among themselves. CCCCLi NMC batteries have good capacity and stability[5].
Lithium cobalt oxide (LCO) batteries are highly suitable for electronic devices and electric vehicles [10]. Lithium
Manganese Oxide (LMO) batteries have high thermal stability of the battery [11]. Lithium Iron Phosphate (LFP)
batteries come to the fore with their low raw material costs and long-lasting structures [12], [13], [22]-[24], [14]-
[21].

The general characteristics of Li-ion batteries include long cycle life, high cell potential and high energy
density, usability between -20°C and 60°C, and fast charging[25]. Thanks to all these advantages offered, Li-ion
batteries have a wide range of uses, such as electronic devices that we use in everyday life, electric vehicles and
in the healthcare sector [26]. The wide area of use is increasing the demand for Li-ion batteries day by day [27].
But as a result of this demand, the number of batteries used is increasing and millions of batteries are thrown
away every year [28]. The environmental and economic damage of discarded batteries is increasing every
passing year. To produce a battery with 1Wh storage, an average of 110 gCO»-equivalent greenhouse gases are
released into the environment Tue [29]. By ensuring the recycling of batteries, it is estimated that it will bring
sales of 23.72 billion dollars by 2030 [30]. In this context, it is important to ensure the recycling of Li-ion
batteries. Current research on the recycling of various Li-ion batteries is included in this article [31], [32], [41]-
[50], [33], [51]-[53], [34]-[40].

2. The status of lithium-ion batteries

Commercially used lithium ion batteries have charging and discharging characteristics. Lithium provides the
entrance to the graphite developed through the anode component (FIG1). Then, from the cathode component in
another direction of the battery, lithium ions are released towards the electrolyte part. This is the simplest
description of the charging and discharging process of Li-ion batteries [54]. Lithium ion batteries are actively
used in electrical household appliances, battery chargers, technological devices, electric vehicles and industry.
As a result of the increasing demand for electric vehicles in recent years, interest in lithium-ion batteries has
been increasing. Lithium ion batteries provide benefits in terms of recycling and recovery after use, as well as
beneficial use for the environment [55].
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Fig 1. Energy flow diagram of Li-ion batteries from anode to cathode.

Li-ion provinces are preferred more due to the fact that electric vehicles are starting to be used instead of
gasoline-powered vehicles. Lithium ion batteries have a positive effect in many ways. Lithium ion batteries
greatly reduce greenhouse gas emissions. Lithium ion batteries make the energy collected from renewable
energy sources such as wind, solar, geothermal of high quality [56] .

In addition to being successful, lithium-ion batteries also have negative effects in some cases. The production
of lithium hydroxide, which leads most lithium electrodes, takes a long time. The start and end period of
production of lithium hydroxide material can cover a time envelope of 2 years. The long duration of the
production phase causes it to be affected by economic variability and increase the cost[57].

Lithium-ion batteries mainly consist of electrodes, electrolytes and separator components. Anode materials in
commercially used batteries are mostly composed of nano-sized graphite. On the other hand, cathode materials
may vary depending on the product to be produced [58]. The current state of the most preferred cathodes;

It is known as LCO, LFP, LMO and NMC. Lithium ion batteries manufactured from these different cathodes
have different positive and negative properties. If some of these features need to be mentioned,;

. Batteries produced from the LO cathode are more expensive and it is observed that O, gas comes out in
case of overcharging.

. Batteries produced from NMC cathode show slower speed compared to others.

o On the other hand, a negative feature of LFP batteries is that the electrical conductivity condition is low.

. The batteries produced with LiCoO, have a high-performance electric conduction feature.

. As observed in the current situation, LCO is preferred more when the properties are compared. The
most preferred cathode product in the portable electronics sector is LiCoO, [56].

Various chemical and physical changes such as volume changes, phase transition, side reaction can be
observed while lithium ion batteries are in operation. There are complex layouts that Li-ion batteries have
realized. These complex layouts show the technique of connecting directly to the electrochemical reaction of a
Li-ion battery.

The characterization represents the principle of operation of the batteries and the status of the analyzed
studies. In order for the research to be put into practice, the batteries must be fully operational under the
conditions required by the defined order. This process often brings with it specially developed devices and
measuring devices. When controlled by taking these studies into account, it is seen that the methods of
characterizing lithium ion batteries have been developing more rapidly in recent years. In this regard, especially
in the studies carried out after the increasing interest in recent years, the projects developed also have an
important place in the research [59].
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3. Ensuring recycling of used lithium-ion batteries

The recent increase in the use of lithium-ion batteries has resulted in thousands of tons of battery waste [60].
Recious metals are used in the production of these batteries. In this context, it is obvious that the recycling of
precious metals in used batteries is of great importance. Recently, as can be seen in Graph 1, when we look at the
studies with the words "lithium-ion batteries” and "recycling”; it is seen that there were 3 articles in 2012 and
149 articles in 2022. This situation also emphasized the importance given to recycling.
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Fig 2. Distribution of articles written about Li-ion batteries by year.

In addition, with this increase in the number of articles, it is seen that it makes a high contribution to the
recovery of valuable and scarce resources in the world in order to ensure a sustainable future [61], [62]. In this
context, it is known that many different methods are used in recycling studies. Mechanical, pyrometallurgical
and hydrometallurgical methods can be given as examples[63].

3.1. Recuperation of cathode substances from discarded LCO batteries

Lithium cobalt oxide (LCO) is the first cathode material to be released to the market. For more than 30 years,
the market has been widely used. LCO batteries have become a popular energy source with the increase of
electronic devices and electric vehicles [64]. Research shows that by 2025, the need for LCO batteries and the
raw materials to make them will increase [65]. Considering the developing and growing Sunday, recycling of
LCO batteries that have become unusable is of great importance when considering their macroeconomic and
environmental impacts [66]. Recycling of LCO batteries can be achieved by various techniques: chemical
categorization can be achieved by direct regeneration, pyro metallurgical, hydrometallurgical techniques.

3.1.1. Recycling processes by hydromealgic technique

Hydrometallurgical recycling technique can be characterized as the place where various
leaching(leaching=precipitation and calcination processes are performed [67]) it includes transactions. Precious
metals are obtained with chemicals that do not show solvent properties in the leaching process. Organic acids are
preferred in leaching processes today. Organic acids are used in the internal processes of LCO. Qu et al., for
instance, leached the LCO cathode material following high-energy ball milling using 1.25 M citric acid [68].
When the experimental results were examined, it was shown that the optimum leaching process of 94.91% for
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cobalt (Co) and 97.22% for lithium (Li) was realized with the optimum grinding speed of 500 rpm and the
optimum experimental condition of 80°C in 30 minutes. In another example, it was performed by Chaudhary and
others [69].1.25 M citric acid and 1% H,0, were combined by Chaudhary et al., for the leaching procedure. He
finished the leaching process at 90 °C in 5 hours. At the end of the process, the yield was found to be 99.93% for
cobalt and 99.7% for lithium.

In another study, Verma Et al., [70] LCO leaching was performed using 0.58 Moxalic acid (H,C,0,) and 1.16
M hydrogen peroxide (H,O,). It has been shown that the mixing speed is realized with an optimum experimental
condition of 600 rpm and a temperature at 80°C. After that, KOH was added to raise the pH, causing it to rise
over 13. Lithium was precipitated with potassium carbonate (K,CO0s) and Li,CO5; was released. Then, for the
recovery of cobalt, CoC,042H,0 was gradually added. KOH has been added because it is necessary to keep the
pH high. Weak Co yield has been observed.

Liao Et al., tried a different approach. Biolic process it has managed to separate 99% of Co, and 100% of Li
from batteries that have become unusable with [71]. A mixed culture containing Acidithiobacilluscaldus and
Sulfabacillus thermos sulfidooxydans was formed during the biolic process. Lossless removal of metals from
“Stemphyliumleafblight” (SLB) has been facilitated by Fe  -MCB process. For this reason, the harmful SLB
has become harmless and has lost its toxic effect. Deep eutectic solvents (DEC) are often preferred in analytical
chemistry applications today. DECs are an alternative to ionic plasters. They exist in liquid form, such as ionic
liquids, at room temperature. When combined with different solvents, it provides low vapor pressure and is
economical. According to Peters et al., using DEC. Co and Li have managed to decompose from the locos that
have become unusable [72]. It is also produced with choline chloride and ethylene glycol. Next, a 10 mL glass
bottle was filled with 100 mg of LCO and 5 ml of liquid ant to begin the leaching process. It was mixed for 24
hours at 900 rpm between 180°C-140°C degree and leaching process was performed. The optimum leaching
yield was found to be 91.6% at 180 °C at 900 rpm under 24-hour conditions.

Peters et al., showed different approach to DEC and proposed an economical and environmentally friendly
solvent with choline chloride-citric acid solvent [73]. The study provided evidence that, in the presence of
copper and metallic aluminum in LCQOS, a 2:1 M solution of citric acid and choline chloride diluted with distilled
water is an effective solvent. With this method, LICoO2 was filtered at 40 °C and 60 minutes and >98% of
cobalt (1) was separated.

Liu et al, tried a low-cost DEF approach and achieved Li and Coextraction efficiency close to 100% [74].
They used microwave to separate Co and Li from LCO. In the scope of the study; DEF was used for leaching in
microwave, low viscosity and low temperature. The mixture was mixed at 80°C for 30 minutes until it became
homogeneous. Then he glided away. Saturated sodium carbonate solution was added and Co recovery was
realized. The filter process has been applied and dried.

3.2. Recovering cathode material from LFP batteries that have become empty

LFP batteries are a type of battery that is mostly used in electric vehicles and smart systems [75]. Especially
the interest and increase in electric vehicles has also increased the interest in LFP batteries[76].The increase in
the use of LFP batteries has led to an increase in the number of waste batteries [77].Waste LFP batteries must be
disposed of carefully. The most valuable component of expired LFP batteries is lithium [78]. Due to the
distinctive feature of LFP crystals, the Li component can be selectively removed using engineering techniques.
Li extraction has aided in the advancement of several useful technologies, including electrochemistry,
pyrometallurgy, hydrometallurgy, and mechanochemistry [79].

3.2.1. Hydrometallurgical technical recycling processes of LFP battery

The recycling stages of LFP batteries by applying hydrometallurgical processes can be found in the relevant
sources [38],[81]. To give an example of these recycling steps; Fan et al. during the work he did, the battery was
charged and the supply of iron (11l) phosphate (FePO4) and lithium graphite, which will be used to extract
lithium, was provided Jul[82]. He first used water as a leaching material [67]. The removal of lithium from the
anode is given in the following equation (reaction 1). In the second and third equations, the equation created with
the NaOH cathode for the recovery of iron and phosphorus is stated [82] (reactions 2-3).

2LiCx + 2H,0—2LiOH(aq) + 2xC + H, 1)
FePO, + 3NaOH(aq)—NasPO,(aq) + Fe(OH), @)
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NasPO,(aq) + 2LiOH(aq)—3NaOH(aq) + Li;PO, ©)

The NasPO, solution was mixed with LiOH solution. As a result of this mixture, lithium phosphate was
formed. For this reason, NaOH was formed again and a loop was created to filter it again. Three parameters were
used in this study. These parameters are the volume of the substance of the filter, the concentration of the
substance of the filter and the filtration time. In the study, suitable leaching conditions were determined as 0.5
hours, sodium hydroxide (NaOH)/Fe molar fraction of 4.5 and 1 mol/L NaOH, and the appropriate leaching
yield was determined as 99.7%. It has been observed that the method used with the help of these efficiency
values is better and more suitable than the traditional pyrometallurgical and hydrometallurgical methods.
Removing the components used as an anode or cathode from the LFP battery determines the flow contact.
Removing the components used as an anode or cathode from the LFP battery determines the flow contact (Figure
2) [56].

CATHODE ANODE
| Leaching With Leaching With
NaOH H,0

v
. LiOH

LisPO,4 Fes(OH).

Fig 3. Flow diagram of removing components used as anode or cathode from an LFP battery.

Liu et al.'s study claims that certain mechanisms involving sodium hypochlorite (NaCIQO), hydrochloric acid
(HCI), an acidic environment, and oxidants caused reactions to occur in reconstituted LFP batteries [83]. In this
context; HCI/Limolar ratio, HCI concentration and CIO/Li ratios were investigated. The results of this study
indicated that the most suitable operating parameters for the internal efficiency of Li were; T= 15 °C; HCI - LLI
molar ratio= 1.3; NACIO - NUNLI ratio= 0.6; t=5 min. In addition, Li-ions contained in the leaching solution for
the extraction of Li,CO; were precipitated with the help of Na,CO; (sodium carbonate). In addition, the leaching
residues produced from FePO, can be used for the regeneration of LFP powders. This process allows the
separation of metal ions, which are difficult to separate, and as a result of the leaching process, Li,CO; and
FePO, were obtained [83].

Yue et al. in his study, it is possible to recycle LFP batteries with visible light photo decay (NaFeS,) produced
in addition to the recovery of Li and P [50],[52]. First, LFP powder was added to sodium peroxidisulfate
(Na,S,0g) solution, then it was mixed for 30 minutes. As a result of the processes performed to obtain LFP
powder, the Li ion was recovered. After these steps, it reacted with LFP and Na,SOg at room temperature. This
reaction produced a photocatalyst (NaFeS,) and phosphorus was formed [87].
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The appropriate parameters are listed as LFP/Na,S= 1; LFP/Na,SOg= 1:0.9; reaction temperature= 24°C;
mixing time= 30 minutes. The ability of NaFeS, on absorption and photocatalytic synergistic has been tested.
The results were then compared with methylene blue (MB)and TiO,. As a result of the comparison, it was
determined that MB was 67 times faster than TiO, when the degradation rate of methylene blue and TiO, by
NaFeS, was compared. Thus, it has been revealed that the synthesized NAFeS; is suitable for removing organic
paint pollution [88].

3.2.2. Recycling processes of LFP battery by pyrometallurgical technique

One kind of extractive metallurgy that is particularly useful for removing and recovering metals from
materials is pyrometallurgy [82].This method can show processes such as concentrating, roasting, simplified
recycling process and high temperature melting technique. Although this method provides important advantages
such as high processing capacity and high applicability, it shows high energy consumption [89],[81].

In pyrometallurgy, research is done on recycling LFP batteries using techniques such sodium salt aided
roasting. Zhang and associates carried out a study with two distinct sodium salts. Na,COj3 and naoh are these salt
kinds [90].The carbothermal reduction approach is another one of these investigations. Using this method, a
spent Li,COs battery was converted into the same product using an LFP battery. The following is the response
for obtaining Li,COs again [56] (reaction 4 and 5).

2LiFePO, + (NH,);S,05—2FePO, + Li;SO, + (NH,),50,) )
Li,SO, + Na,C0O;—Li,CO3 + Na,SO, (5)

3.2.3. Recycling processes of Ifp battery by mechanochemical technique

The mechanochemical method is a method used to extract Li from the LFP battery [91], [92] In this method,
sodium citrate is a common grinding agent that does not contain pollution and provides recovery. After mixing
the LFP powder with sodium citrate, it was mixed with hydrogen peroxide. Then, the zirconia was placed in a
grinding jar with a bal. 98.9% of the Li obtained from LFP is selectively usable, and the remaining Li is
converted to LisCIT and dissolved in water. Under favorable conditions; Sodium citrate/LFP mass ratio 10: 1;
addition of 1mL H,0,; 500 rpm rotation speed and milling time in 5 hours; Reactions of this process (reactions 6
and 7) [92];

2NaCit + 6LiFePO, + 3H,0,—2Li,Cit + 6FePO,+ 6NaOH (pH < 8) (6)
FePO, + 3NaOH—Fe(OH); + NasPO, (pH > 8) @)

3.2.4. Direct regeneration processes

LFP recycling can be performed with the direct regeneration technique. The used LFPs become reusable with
a functionalized pre-separation separator and electrochemical treatment of the electrode.
The regeneration process was carried out to reconstruct the cathode particle structure, which had undergone
decay, without damaging the bulk phase [93], [94].
Pre-lithification of the pre-separation separator started with the electrochemical deposition of a thin layer of Li-
rich material on a commercial separator [95]. In this context, the reason why lithium oxalate (LiC,0,) is chosen
for the transportation of Li is its air stability and low cost.

3.2.5. Recycling processes by electrometallurgical technique

Lithium is extracted from salt water by using lithium iron phosphate (LiFePO,) cathode materials. Salt lake
water and Li minerals are the primary sources for lithium products [96]. The high concentration of Li in the brine
obtained from the Salt Lake provides cheap extraction costs. For this reason, Li extraction from salt water is one
of the most preferred options. Characteristically, salt water variably has the elements Li, K, Ca, Na and Mg.
Electrochemical extraction method methodology (ELEM) has been developed to provide Li extraction from salt
water [97]. This method is environmentally friendly, easy to use and does not need additional chemical reagents.
Thanks to these features, it is more advantageous than traditional extraction methods [98].
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3.3. Recovering cathode substances from LMO batteries that have become empty

Due to the scarcity of minerals to be used for battery production and the high cost of processing, it is very
important to recover these minerals from used batteries. Li-ion batteries used to store energy today have short
lifetimes. Sustainable recycling methods of these batteries have been one of the most focused topics in recent
years [99].Recycling plays an important role in the sustainability of Li-ion battery production, as it reduces the
demand for virgin material and the environmental pollution caused by irresponsibly disposed batteries [100].

Lithium manganate (LiMn,O,) batteries are more advantageous than lithium cobalt (LiCo) batteries. LMOs
have a preferred cathode material due to its high operating voltage, low cost, low toxicity, high reserve, reliable
by nature and environmentally friendly [101].

Some used Li-ion do not contain a single cathode material. Due to this, differences may be observed in
recycling methods. Various methods are used for the recovery of cathode materials of intact lithium manganese
oxide (LMO) batteries [56],[102].

3.3.1. Recycling processes of LMO battery by hydrometallurgical technique

The hydrometallurgical process is the first method for the Li-ion battery to be recovered [102].1t involves the
leaching and separation of metals in an aqueous environment. The process steps consist of acid/alkali leaching or
bio-leaching, chemical deposition, solvent extraction and electrochemical deposition [103]. Leaching systems
are made with inorganic acids such as HCI (hydrochloric acid), H,SO,(sulfuric acid) and HNOgz(nitric acid). In
addition, although it has been tried to be used in HsPO, (phosphoric acid) and organic acids, H,SO,4 has been
preferred due to its prices and reactivity [104].

Wu Et al., renewed the spent LiMn,O, battery by chemical reduction method, the Li source of which was
lithiatedpyrene (Pyrene- Li), using the hydrometallurgical process. The Pyrene-Li compound is a reagent that
can give electrons (e-) and Li* and has a high amount of reducing agents. In this experiment, it was preferred to
eliminate the Li deficiency in the waste LMO cathode. It has been concluded that Li-deficient LMO and
degraded LMO prepared by acid deletion method are originally recoverable due to long-term stability and
superior speed capacity, which can be compared with intact LMO cathode [105]. In another example, Wang et
al., chose to use acid leaching to recover LMO. In this experiment, Wang et al. combined acid leaching with the
resynthesis of cathode material. Here, Li and Mn leaching yields of over 94% were achieved using 60 g/L solid-
liquid ratio, 1.0 M citric acid, and 1 h leaching. Spinel LMO was resynthesized by sol-gel method using the
leachate generated after leaching[106].The studies carried out were not limited to these two experiments.

In another example, Zhou et al. succeeded in recycling LiMnO,, cathodes without using acids, bases or
chemical reductants, only a pH gradient provided by neutral water electrolysis [107]. Mohanty et al. used Na-
D,EHPA as an extractant and sulfuric acid as a decomposer. They investigated the recovery of MN from used oil
using hydrometallurgical process [108].Yao et al. tried to recover LMO both inexpensively and in the most
environmentally sound way. For this purpose, they used citric acid as leaching reagent and glucose as reducing
agent [109].

3.3.2. Recycling process of LMO battery by pyrometallurgical technique

In the pyrometallurgical process, non-metallic components are decomposed into gas. Metallic components, on
the other hand, reduce the spent Li-ion in a high-temperature furnace, where they are reduced to alloys or metals.
But there are negative aspects such as high energy consumption, the product formed as a result of the process is
not pure enough, the release of secondary polluting gases such as dioxin, furan [110]. Looking at the studies
conducted; Tao and colleagues have pioneered studies on the recovery of LiMn,O, batteries with one-step
pyrolysis that does not contain acid leaching as a reductant. After, LMO powder was placed in the quartz tube
and electrolyte evaporation was demonstrated between 30-180°C in the first stage. In the second stage, high
temperatures (180-800°C) were reached and CO, emission was observed while the cathode material was reduced.
It has been observed that manganese (LMO), which has a high valence, is reduced to 500 °CMNO. The leaching
efficiency of Li at 1 hour pyrolysis time with a nitrogen flow rate of 50mL/min at 500°C has been calculated as
99% and the leaching efficiency of manganese is 99.4% [111].

Liu et al stated that water and sulfate purification leaching methods can be used to recover Mn and Li from
LMO. NaHSO,4.LMO powder combined with H,O is roasted between 308-773°C. The Li element in the sample,
which was subjected to roasting at a temperature of 600°C and for 30 minutes, was taken back as LiNaSO,. A
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change in the valence of the Mn element has been observed. This change has been observed from +4 to +2. After
the roasting process, water leaching conditions were applied and the electrification rate of Li was found to be
96.6% and the extraction rate of Mn was found to be 9.7% [112]. Liu LMO has not been limited to investigating
the recovery of batteries by the pyrometallurgical process only with this experiment and has investigated the
low-cost and environmentally friendly recovery of LMOs using NMP (N-methyl-2-pyrrolidone) in another
experiment [101].

Han et al. colleagues investigated the effects of roasting temperature and duration on surface modifications by
using the roasting-assisted flotation method from LMO batteries. It has been observed that LiMn,0,4, which was
subjected to flotation after the roasting process, was easily separated from graphite. Other analyses have shown
that the main reason for the difficulty in separating LiMn,O, from graphite is due to the organic binder and
electrolyte coating on its surfaces. As a result of this experiment, it was observed that the effects of organic films
decreased by changing the contact angles through roasting [113].

Studies of Li and Mn recovery from LMO cathode spent by He et al. method of salt roasting at low
temperature [114], Pindar et al. recovered manganese and Li from coin cells by heat treatment using organic acid
leaching [115] these are the other studies that we come across in the literature for pyrometallurgy.
Hydrometallurgy and pyrometallurgy can be used separately or combined [116]. It is a method that has made its
name in the combined pyro-hydrometallurgical process in recent years. This method, which has emerged in
accordance with the principles of green chemistry, starts with a thermal pretreatment step involving the
collection of cathode materials. Then it continues with the unified recovery process of cathode materials. As the
last step, the subsequent separation and extraction process is also carried out [117].

3.3.3. Recycling processes of LMO battery by electrochemical technique

Liang et al. the parameters of recycling manganese element from LMO battery were determined by
electrochemical method. These parameters: graphite rod for the counter electrode, a working electrode coated
with LMO powder, and finally Ag/AgCl electrode (reference). As a two-electrode system, a constant voltage
deoxidation process was determined by using graphite clasp as the cathode and graphite plate as the anode. After
these procedures, the temperature of electro-oxidation at a voltage of 0.5-3.0 V was set at 750 °C, and the
reduction process of LMO was observed for 12 h. In this experiment, Li could be recovered to the desired extent,
while Mn could not be recovered at the desired level. As a result of these experiments, it can be said that the
hydrometallurgical process, which is both low cost and environmentally friendly, is more usable for the recovery
of Mn and Li [118][56].

3.4. Cathode material recovery from used NMC batteries

Lithium nickel manganese cobalt oxide (LiNixM,,C0,0,,NMC), one of the important materials in batteries,
has high energy density[119]. Thanks to its layer-shaped structure, it changes its volume at a rate of 2% [120].
Promising Li-ion batteries for the future make up the cathode material group [121]. During the addition and
removal process, the Li content can reach up to 20%, providing electrochemical stability. NMC provides
affordable cost thanks to its high capacity and Mn [122]. The three NMC batteries have chemically similar
properties. For this reason, selective and efficient recycling of used NMC batteries has become a difficult goal.
When new NMC batteries are produced from used NMC batteries, selectivity is a less important feature in
recycling. The separation of cathode materials from used NMC batteries is usually carried out in recycling
plants.

The recovery process allows the precious metals contained in the batteries to be separated and made reusable.
This process reduces environmental impacts and also reveals an economical method because it produces less
electricity [123]. Three main processes are needed to recycle NMC batteries: Hydrometallurgical,
pyrometallurgical and mechanical [124].

3.4.1. Recycling processes of NMC battery by hydromealgic technique

The hydrometallurgical process involves reactions that take place in the liquid phase. It mostly involves
obtaining the desired precious metals as a result of the decomposition of a metal in the form of a special. In cases
where it is difficult to separate some metal ores by other methods, the hydrometallurgical method is used. These
processes are carried out by purification methods such as precipitation, liquid-liquid extraction, adsorption, ion
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exchange after the leaching process [125]. Hydrometallurgical processes provide the recovery of a larger amount
of metal compared to pyrometallurgical processes. llyas and others [126] in a study conducted by, it is a
recovery method that occurs with the precipitation of Li,CO3, which occurs as a result of filtering Li at 90 °C for
the used NMC cathode and adding Na,COsat the ideal dose of Li+: CO,=1:1.5 Li,COs. After that, the cathode
material was leached at 90 °C for about 3 hours using a 3 M HCI solution. As a result of this process step, the
dissolution of Co, Mn and Ni was achieved with an efficiency of over 99%. Then, at Mn 80°C in the leachate,
KMnO, was added at a stoichiometric ratio of 1:1.25 with a pH of 2.0, resulting in selective precipitation.
Furthermore, Co and Ni pH were extracted from leachate using an ionic liquid (organic: aqueous) with a ratio of
5.4 and 2:3. Two milliliters of 2 M H,SO, solution were used to carry out the ionic liquid's breakdown. CosO,
with high purity has been degraded via evaporation. It created the crystals of xH,O. At 50 °C, Ni ions
precipitated as [NiCO3-2Ni (OH),] with a pH of 10.8, and a stoichiometric ratio of Ni,+: CO,-= 1:2.5.

Wang et al., in a study he conducted, calcination process was applied to aluminum foil in a CO, atmosphere at
600 °C for 2 hours [127]. As a result, the aluminum foil is separated from the cathode strips of used Li-ion
batteries. The slag obtained after calcination is stripped from the aluminum foil. The goal was to get a solution
that contained Mn®*, Ni?*, Co?*ions. For this purpose, it was diluted with 1.5 M HCI for 2 hours at a rate of 20
g/L (solid: liquid). The aluminum foil, which was recovered after separation from the cathode strips, was used to
obtain Ni-Co-Mn nano-sized powders from the leachate. Aluminum foil served as a reducing agent here,
replacing Ni**, Co?* and Mn?* ions. In this way, a low-cost agent was used with aluminum foil. In addition, the
reduction of waste has been ensured. The recovery yields of Ni, Li, Mn and Co in this method can be listed as
97.5%, 94.05, 4% and 99.3%.

According to Li et al.'s research, NMC cathode powder was leached for 60 minutes, using a 2.5 M H,SO,
solution, at 50 °C that contained 5% H,0, at a rate of 25 mL/g (liquid: solid) [128]. The internal yields of Ni,
Co, Li and Mn were found to be 97.20%, 99.12%,99.54%, and 99.23%, respectively, following the leaching
procedure. Following the addition of dimethylglyoxime (DMG) to the solution, nickel ions precipitated as Ni-
(C4HgN,0,) , with a 99.35% vyield. Subsequently, Co and Mn were extracted with yields of 99.95% and 99.35%,
respectively. For the extraction of Co, a solvent consisting of 10% C272 by volume was used at a ratio of 1:1
(O/A) at pH 6. For the extraction of Mn, a P,0, solvent of 10% by volume was used for 10 minutes at a pH of
3.51in a 3:1 (O/A) ratio. The last step is to remove the metal ions loaded into the organic phase with a dilute
H,SO, solution. MnO,, Li,CO3; and CoC,0,4 have been recovered in the form of. As a result of all the process
steps, the extraction yields for Ni, Mn, Li, Co were defined as 96.84%, 92.65%, 91.39% and 81.46%
respectively.

In a study by Xuan et al., presented a method to recover the utility of the NMC111 cathode using antisolvent
precipitation [128]. [129]. The filtration step was performed with 1.5 M citric acid at 20 g/L (solid) at 50°C Non-
solvent ethanol, acetone, etc. with the addition of dissolved metal ions turn into citrate form and precipitation
process is performed at 25 ° C. Precipitation of Li has not been achieved. For this reason, the separation of Li has
taken place. Then, acetone was added to the leaching solution in a ratio of 2:1. The recovery yields can be listed
as 97.0% Co, 86.9% Ni and 99.7% Mn. The final stage involved calcining the collected sediments at 900 °C and
50 mL/min of oxygen. The outcome of this process was a mixed metal oxide product.

In the part to be explained, deep eutectic solvents (DES) were used. Deep eutectic solvents have high
dissolving capacity. Melting points are low. It is also known that it can dissolve different metal oxides. Deep
eutectic solvents are also known and used as green solvent in the separation and recovery of metals [129]. Liquid
form is accessible at temperatures ranging from ambient temperature to 70°C. Because of this, it functions as a
leaching agent in the hydrometallurgical process' leaching step [130]. It works well for the sustainable and
ecologically friendly recycling of used Li-ion batteries.

Luo et al. in his research, deep eutectic solvents based on choline chloride (CHCI) and oxalic acid were used
for the recovery of used NMC523 [131]. The precious metals in the NMC523 cathode have completed the
filtration process in 20 minutes and at 110°C. Researchers have suggested that filtration systems can be used that
allow Li-ions to be selected from water.

Ma et al. in a study he conducted, a deep eutectic solvent based on tartaric acid and choline chloride (TA/
CHCI) was employed to extract the spent NMC cathode [87]. An antisolvent crystallization approach was
applied to the leachate by adding ethyl alcohol. The deep eutectic solvent used was leached at a temperature of
70 °C and within a short period of time. Thanks to antisolvent crystallization, the precipitation efficiency was
realized at a rate of 98.5% for Ni, Co, Mn. The precipitate released because of antisolvent crystallization
provided the recovery of DES and antisolvent and was proposed as the starting point for a new cathode.
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3.4.2. Recycling processes of NMC battery with pyrometallurgy technique

Pyrometallurgical processes take place because of high temperature reactions. After heat treatment is applied
to metal ores, it aims at the recovery of precious metals [132]. As a result of heat treatments, the material
undergoes chemical and physical changes. Applications such as drying, calcination, roasting, refining are
included in the pyrometallurgical process [133]. The high cost of pyrometallurgical processes and the fact that
they are not environmentally friendly due to the gases released during combustion events are considered among
the disadvantages of this process.

To recover Li from a used NMC battery, Zhang et al. there is a research that he has done [134]. In the
research conducted, it has been proposed to perform a carbothermal reduction process in addition to the multi-
step leaching process. Based on the acquired data, NMC was reduced to CoO, Co, Ni, Li,COj3, NiO, and LiAIO,
following the reduction process. Li's recuperation was accomplished in three stages. Water leaching was used to
first recover the Li salts that were soluble in water. This process's efficiency was found to be 73.80%. Li was
subsequently extracted from Li-Al compounds using the alkaline leaching technique. This technique has been
shown to have an efficiency of 13.86%. The process of adjusting pH is the final step. Li, which collapses
together with aluminum during pH adjustment, has been recovered by roasting process together with water
leaching. The efficiency of this process has been determined as 96.3%. The recovery of Li from the NMC
cathodes used with a multi-step approach has been achieved with a total extraction efficiency of 87.15%.

A pyrometallurgical approach has been adopted by Yan et al. for the recovery of Li from used NMC batteries
[135]. Mn persisted as an oxide at temperatures below 800 °C. Metal has been reduced to Co and Ni. Mn
persisted as an oxide at temperatures below 800 °C. Metal has been reduced to Co and Ni. It has been
transformed into the forms of Li, Li,COsz and Li,O at temperatures higher than 900 °C. Li was extracted using a
water leaching procedure for 30 minutes at a rate of 5 mL/g (liquid: solid), yielding lithium hydroxide and
carbonate. It has been established that this method has a 93% efficiency. Furthermore, the impact of
contaminants on Li's recovery rate was examined in this investigation. By using the lithium aluminate synthesis
process, it has been found that the Li recovery rate drops in the presence of Al and that Cu has no discernible
influence.

Hydrogen gas can be used as a reducing agent. This method is a non-harmful alternative for the environment
used in the recovery of precious metals. It does not require the use of a dangerous chemical.

Bhandari and Dhawan's in their study, the recovery of metals from waste NMC powder was achieved thanks
to the reduction of hydrogen. Li salts (LiOH, Li,CO3) were recovered in 60 minutes and at 500 °C Selective
recovery was obtained with 91% and 63% efficiency using pure H, and 10% H,+90% Ar. The two methods used
to achieve decontamination were pure H, and 10% H, + 90% Ar. Bhandari and Dhawan observed that the
amount of Li recovered is decreased by the FIBER salt that is emitted during Li recovery. They declared that the
PVDF ought to be eliminated. Following the removal of PVDF, the H, gas's reduction efficiency rose, and in an
hour at 500°C, the recovery of Li increased from 63% to 91% [136].

3.4.3. Recycling processes of NMC battery with mechanochemistry technique

Liang et al., have tried a new mechanochemically supported way to recycle the cathode materials used. The
cathode material used in this experiment was ground with ammonium persulfate ((NH,),S,0,) and sucrose in an
iron grinding bowl. Then the cathode material obtained was leached. The leaching yields were found to be
97.1%, 94.0%, 87.6% and 93.8% respectively for Li, Ni, Co and Mn. Although this experiment is innovative,
recovery processes are required in metals subjected to leaching [137].

Cuhadar et al. they used magnetic separation and buoyancy techniques to remove plastics and precious metals
from waste MNC cathodes, and reverse buoyancy technique to separate plastics. Then, the remaining black
substance was filtered for two hours at 60 ° C using 2M H,SO, solution at a dosage of 40 g / LH,0,.The leach
yields for Co, Ni, Mn and Li are respectively %96, %94, %95, %98 it was found as [138].

Qiu et al., he used pretreatment and flotation techniques for the separation of graphite and NMC found in
waste LIB. The effect of pretreatment processes on the flotation process has been investigated. The preliminary
processes start with 0.5 M Fenton reagent. Roasting is performed at 450 °C for 30 minutes. Under optimal
conditions, the efficiency of NMC cathode active materials and graphite was found to be 90% and 75%,
respectively [139].

Liu et al. he preferred the process of grinding the Li-ion found in the waste state at low temperature. The low
temperature properties of the binder have been investigated. Examining the experimental data, it was found that
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the electrode plates exhibited great selectivity when manufactured at a low temperature for five minutes as
opposed to grinding at room temperature. [140].

4. Prospects for battery recycling in the future

With the increase in population in the world, existing resources are being depleted day by day. It is becoming
even more important to use existing resources more effectively and more efficiently [56]. Apart from increasing
energy demands, the population growth in the world, together with the changing lifestyle and the fossil fuel
resources that are about to be depleted, leads to dependence on renewable energy sources [141]. Considering
environmental and socioeconomic concerns, extensive studies have been conducted in the literature to examine
the use of alternative fuels, especially in the transportation sector, and lower carbon fuels [142].Since their
invention in the 1970s, Li-ion batteries have gained significance in the market for portable electronic devices
because of their special qualities, which include a high energy capacity and a long service life. In contrast to
other battery types (such NiMH and Pb-acid), LIBS provide less of a harm to the environment. Its lifespan is
extended. It is well-designed and better resistance against self-discharges is provided by it. It offers greater
output voltage and resistance to high temperatures [143]. Li-ion batteries with these superior properties will be
widely used in the production of electric vehicles today and in the future. At this point, the need and demand for
minerals in the production of these vehicles and also in battery storage technologies is important. In this context,
Li metal in particular is expected to be used 40 times more than cobalt, nickel and graphite [141]. There is a
significant gap in the production and recycling of Li-ion battery. Globally, less than 5% of Li-ion are recycled,
while in India alone, more than 50,000 tons of Li-ion waste are produced annually. Some non-recycled batteries
are used in second-life applications such as energy storage systems [144]. Recent patents show that waste
batteries offer high potential for profitable recycling. In the study of Wang et al., it was stated that pyrolysis
achieved an electrolyte removal efficiency of almost 100% [56]. However, it will also release a lot of dust and
harmful fumes that include fluorine and organic materials that need to be treated. Another method for handling
used electrolyte is solvent extraction. Currently, there are two types of solvent extraction, which are used to
process the used electrolyte. The first is organic solvent extraction. To be used in the production of new
batteries; A technique has been developed to recover Ni, Mn, Co, and Al metals from Li-ion batteries. At this
point, it became possible to reuse the cathode active material following thermochemical reactions. Tran et all,. 1n
a study conducted by; Regarding this issue, they suggested converting Li-ion batteries using green chemicals and
technologies. With their study, they showed that high extraction efficiency can be achieved with an
environmentally green method using deep eutectic solvents at low temperatures[56].

4.1.Recovery of Li-ion battery anode materials and electrolytes
4.1.1. Electrolyte recovery

In a Li-ion battery, the electrical insulation between the decoupled electrodes is shielded by an ion-permeable
membrane. An effective ionic conductor can also be an electrolyte. Lithium hexafluorophosphate, which
dissolves in carbonate solvents, has been stated to be the best electrolyte for Li-ion batteries[56]. There is a
significant degree of fluctuation in the conversion rates reported in the literature; although there is a lot of
variability from one region to another, there are still low rates. As an example, Call2Recycle, the organization
responsible for collecting Li-ion used in Canada, reported that less than 200 tons of Li-ion battery were collected
in 2017. Gies et al., while this amount corresponds to a collection rate of 25%, it is believed that their assessment
is an overestimate when considering the sales volumes of electronic and electric vehicles (EV) [56]. Wang et al.
based on statistics on the sale of electronic devices as a destination markup, the recycling rate in North America
is estimated to be lower than 10% in 2012. To look at another comparison, the collection rate observed in Europe
in 2016 by Eucobat was reported to be slightly higher than 15% [105]. Based on these data and the inability of
existing pyrometallurgical processes to recover Li, it is estimated that there is a much lower rate of recycling Li
from spent Li-ion battery than 1%, which clearly does not comply with the principles of sustainable
development. For this reason, it has become mandatory to increase both the collection and recycling rates of Li-
ion battery [143].
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4.1.2.Recovery of anode materials

To get rid of spent lithium and use it more in new Li-ion batteries, it needs to be more economical and
sustainable. Redeployment is not just an anode in libs (lithium-ion batteries), it is more than that. It has also been
said that the recovery of graphite holds great promise for use in the fields of supercapacitors, catalysis and water
treatment. In addition, the recycling of graphite from waste Li-ion batteries will also have a great impact on the
protection of the environment. In light of all this, one of the most interesting transformations in recent years has
been the recycling of waste [143].Water infiltration has been demonstrated to be a successful technique for
extracting graphite from anode components in a spent Li-ion battery by Bhar and associates. In this instance, an
organic solvent based on dimethyl carbonate was used to first wash the recovered graphite. After that, the
graphitization time was extended and the intermediate phase of leftover carbon black and white electrolyte that
had formed as a result of electrolyte on the graphite surface decay was removed by post-treatment at 750
°C[145].

5. Conclusion

The reasons for the selection of these materials are that the materials used in battery production are
considered as strategic raw materials and the use of batteries has increased and therefore the rate of waste
batteries has also increased. In addition, the cost of battery production has decreased considerably due to the
increased use of batteries. While the cost of Li-ion battery production was 1183 dollars per kilowatt in 2010, this
value decreased to 137 dollars in 2020.

Waste has become a big problem today. Therefore, recycling is of great importance. In this article, the
recycling of Li-ion batteries, which have been frequently mentioned in recent years, is discussed. Procedures and
techniques used in the recycling of Li-ion battery types including LFP, LCO, NMC and LMO batteries are
discussed. These methods are categorized under 3 headings: hydrometallurgy, pyrometallurgy and mechanics.
Efficiencies to be obtained from recycling in these methods are mentioned.

It is aimed that this article, which provides information about the recycling of Li-ion batteries, will contribute to
the studies and research of the readers.
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